LEARNING GEOSPATIAL ANALYSIS WITH PYTHON

LEARNING GEOSPATIAL ANALYSIS WITH PYTHON IS AN INCREASINGLY VALUABLE SKILL IN FIELDS SUCH AS ENVIRONMENTAL
SCIENCE, URBAN PLANNING, TRANSPORTATION, AND MANY OTHERS THAT RELY ON SPATIAL DATA INTERPRETATION. THIS ARTICLE
EXPLORES HOW PYTHON, A VERSATILE AND WIDELY-USED PROGRAMMING LANGUAGE, OFFERS POWERFUL LIBRARIES AND TOOLS
TAILORED FOR GEOSPATIAL DATA PROCESSING, VISUALIZATION, AND ANALYSIS. BY LEVERAGING PYTHON’s CAPABILITIES, USERS
CAN HANDLE COMPLEX GEOGRAPHIC DATASETS, PERFORM SPATIAL QUERIES, AND CREATE INSIGHTFUL MAPS AND MODELS TO
SUPPORT DECISION-MAKING. WHETHER YOU ARE A BEGINNER OR AN EXPERIENCED ANALYST, UNDERSTANDING THE FUNDAMENTALS
OF GEOSPATIAL ANALYSIS WITH PYTHON WILL ENABLE YOU TO UNLOCK THE POTENTIAL OF SPATIAL INFORMATION IN VARIOUS
APPLICATIONS. THE FOLLOWING SECTIONS COVER ESSENTIAL CONCEPTS, PRACTICAL TOOLS, AND STEP-BY-STEP APPROACHES
TO MASTERING GEOSPATIAL ANALYSIS USING PYTHON.

(UNDERSTANDING GEOSPATIAL ANALYSIS AND |TS IMPORTANCE

ESSENTIAL PYTHON LIBRARIES FOR GEOSPATIAL ANALYSIS

o \WORKING WITH GEOSPATIAL DATA FORMATS

DATA PROCESSING AND MANIPULATION TECHNIQUES

SPATIAL VISUALIZATION AND MAPPING

ADVANCED GEOSPATIAL ANALYSIS AND APPLICATIONS

UNDERSTANDING GEOSPATIAL ANALYSIS AND |ITS IMPORTANCE

GEOSPATIAL ANALYSIS INVOLVES EXAMINING SPATIAL DATA TO UNCOVER PATTERNS, RELATIONSHIPS, AND TRENDS RELATED TO
GEOGRAPHIC LOCATIONS. |T PLAYS A CRUCIAL ROLE IN SECTORS SUCH AS ENVIRONMENT AL MONITORING, DISASTER
MANAGEMENT, URBAN DEVELOPMENT, AGRICULTURE, AND TRANSPORTATION PLANNING. BY INTEGRATING LOCATION-BASED DATA
WITH ANALYTICAL TECHNIQUES, GEOSPATIAL ANALYSIS PROVIDES INSIGHTS THAT ARE NOT READILY APPARENT THROUGH
TRADITIONAL DATA ANALYSIS METHODS.

LEARNING GEOSPATIAL ANALYSIS WITH PYTHON ALLOWS ANALYSTS AND RESEARCHERS TO UTILIZE A PROGRAMMING LANGUAGE
RENOWNED FOR ITS SIMPLICITY AND EXTENSIVE ECOSYSTEM. PYTHON’S ADAPTABILITY MAKES IT SUITABLE FOR MANIPULATING
LARGE SPATIAL DATASETS, AUTOMATING WORKFLOWS, AND INTEGRATING WITH OTHER DATA SCIENCE TECHNOLOGIES. THIS
FOUNDATIONAL UNDERSTANDING SETS THE STAGE FOR EXPLORING THE SPECIFIC TOOLS AND METHODS USED IN GEOSPATIAL

W ORKFLOWS.

THe RoLE ofF SPATIAL DATA

SPATIAL DATA REPRESENTS INFORMATION TIED TO GEOGRAPHIC LOCATIONS, TYPICALLY IN THE FORM OF COORDINATES,
POLYGONS, OR RASTER GRIDS. IT CAN BE CATEGORIZED INTO TWO MAIN TYPES: VECTOR DATA, WHICH INCLUDES POINTS, LINES,
AND POLYGONS; AND RASTER DATA, WHICH CONSISTS OF PIXEL-BASED IMAGES SUCH AS SATELLITE PHOTOS OR ELEVATION
MODELS. BOTH TYPES ARE ESSENTIAL FOR COMPREHENSIVE GEOSPATIAL ANALYSIS.

APPLICATIONS OF GEOSPATIAL ANALYSIS

APPLICATIONS OF GEOSPATIAL ANALYSIS ARE DIVERSE AND IMPACTFUL. THEY INCLUDE:

® ENVIRONMENTAL CONSERVATION AND HABITAT MAPPING



URBAN INFRASTRUCTURE PLANNING AND MANAGEMENT

e NATURAL DISASTER RISK ASSESSMENT AND RESPONSE
® AGRICULTURAL MONITORING AND PRECISION FARMING

® TRANSPORTATION ROUTE OPTIMIZATION

ESSENTIAL PYTHON LIBRARIES FOR GEOSPATIAL ANALYSIS

PYTHON’S ECOSYSTEM OFFERS A VARIETY OF LIBRARIES SPECIFICALLY DESIGNED FOR GEOSPATIAL DATA HANDLING AND
ANALYSIS. FAMILIARITY WITH THESE LIBRARIES IS FUNDAMENTAL FOR ANYONE LEARNING GEOSPATIAL ANALYSIS WITH PYTHON,
AS THEY PROVIDE THE NECESSARY TOOLS TO PROCESS, ANALYZE, AND VISUALIZE SPATIAL INFORMATION EFFICIENTLY.

GeoPANDAS

GEOPANDAS EXTENDS THE POPULAR PANDAS LIBRARY BY ADDING SUPPORT FOR SPATIAL OPERATIONS ON GEOMETRIC TYPES. |T
SIMPLIFIES WORKING WITH VECTOR DATA BY ENABLING EASY READING, WRITING, AND MANIPULATION OF GEOGRAPHIC DATA
FORMATS SUCH AS SHAPEFILES AND GEOJSON. GEOPANDAS INTEGRATES WELL WITH OTHER LIBRARIES FOR ENHANCED
GEOSPATIAL WORKFLOWS.

SHAPELY

SHAPELY FOCUSES ON GEOMETRIC OPERATIONS AND SPATIAL RELATIONSHIPS. |IT ALLOWS USERS TO CREATE, MANIPULATE, AND
ANALYZE PLANAR GEOMETRIC OBJECTS, SUCH AS POINTS, LINES, AND POLYGONS. SHAPELY IS OFTEN USED ALONGSIDE
GEOPANDAS FOR ADVANCED GEOMETRIC COMPUTATIONS.

RASTERIO

RASTERIO IS DESIGNED FOR READING AND WRITING RASTER DATASETS, INCLUDING SATELLITE IMAGERY AND DIGITAL ELEVATION
MODELS. |T PROVIDES TOOLS TO MANIPULATE RASTER DATA, PERFORM SPATIAL TRANSFORMATIONS, AND EXTRACT USEFUL
INFORMATION FROM GRID-BASED DATASETS.

FoLium

FOLIUM FACILITATES THE CREATION OF INTERACTIVE MAPS USING LEAFLETJS IN PYTHON. |T ENABLES THE VISUALIZATION OF
SPATIAL DATA ON WEB MAPS, SUPPORTING MARKERS, POLYGONS, HEATMAPS, AND OTHER VISUAL ELEMENTS, WHICH ARE
CRUCIAL FOR PRESENTING GEOSPATIAL ANALYSIS RESULTS EFFECTIVELY.

PypProJ

PYPROJ IS USED FOR COORDINATE REFERENCE SYSTEM (CRS) TRANSFORMATIONS. SINCE GEOSPATIAL DATA OFTEN COMES IN
VARIOUS COORDINATE SYSTEMS, PYPROJ ENSURES THAT DATASETS ALIGN CORRECTLY BY CONVERTING BETWEEN PROJECTIONS.



W/ orRKING WITH GEOSPATIAL DATA FORMATS

LEARNING GEOSPATIAL ANALYSIS WITH PYTHON REQUIRES UNDERSTANDING COMMON GEOSPATIAL DATA FORMATS AND HOW TO
WORK WITH THEM. THE ABILITY TO READ, WRITE, AND CONVERT SPATIAL DATA FORMATS IS ESSENTIAL FOR INTEGRATING
DIFFERENT SOURCES AND PREPARING DATA FOR ANALYSIS.

VEcTor DATA FORMATS

VECTOR DATA FORMATS STORE SPATIAL FEATURES SUCH AS POINTS, LINES, AND POLYGONS. POPULAR VECTOR FORMATS
INCLUDE:

® SHAPEFILE: A WIDELY-USED FORMAT CONSISTING OF MULTIPLE FILES THAT STORE GEOMETRY AND ATTRIBUTE
INFORMATION.

o GEOJSON: A JSON-BASED FORMAT SUITABLE FOR WEB APPLICATIONS AND EASY DATA EXCHANGE.

o KML: UsED PRIMARILY WITH GOOGLE EARTH AND OTHER MAPPING TOOLS.

RAsTeER DATA FORMATS

RASTER DATA IS COMPOSED OF GRID CELLS OR PIXELS REPRESENTING CONTINUOUS DATA. KEY RASTER FORMATS ARE:

o GEOTIFF: A GEOREFERENCED TIFF FORMAT THAT STORES SPATIAL METADATA ALONG WITH PIXEL VALUES.
o ASCI| GrID: A SIMPLE TEXT-BASED RASTER FORMAT OFTEN USED IN GIS.

e NeTCDF: USED FOR MULTIDIMENSIONAL SCIENTIFIC DATA, INCLUDING CLIMATE AND OCEANOGRAPHIC DATASETS.

ReADING AND WRITING GEOSPATIAL DATA IN PYTHON

PYTHON LIBRARIES LIKE GEOPANDAS AND RASTERIO PROVIDE STRAIGHTFORWARD METHODS TO LOAD AND SAVE GEOSPATIAL
DATA:

1. Use GeoPandas.read file() To IMPORT VECTOR DATA.
2. Use GeoPandas.to file() To EXPORT VECTOR DATA.
3. Use Rasterio.open() To READ RASTER DATASETS.

4. Use Rasterio.write() To sAVE RASTER DATA.

DATA PROCESSING AND MANIPULATION TECHNIQUES

EFFECTIVE GEOSPATIAL ANALYSIS DEPENDS ON THE ABILITY TO CLEAN, MANIPULATE, AND TRANSFORM SPATIAL DATA. PyTHON
OFFERS NUMEROUS TECHNIQUES TO PREPARE DATA FOR ANALYSIS, ENSURING ACCURACY AND RELEVANCE OF RESULTS.



CoorpINATE RerereNce SysTEM (CRS) MANAGEMENT

CRS DEFINES HOW SPATIAL DATA RELATES TO LOCATIONS ON THE EARTH’S SURFACE. MANAGING CRS IS CRITICAL WHEN
COMBINING DATASETS FROM DIFFERENT SOURCES. PYTHON TOOLS ALLOW FOR:

o [DENTIFYING CRS OF DATASETS
® REPROJECTING DATA TO A coMMoN CRS

® TRANSFORMING COORDINATES BETWEEN GEOGRAPHIC AND PROJECTED SYSTEMS

SPATIAL JOINS AND QUERIES

SPATIAL JOINS COMBINE ATTRIBUTES FROM ONE SPATIAL DATASET TO ANOTHER BASED ON THEIR SPATIAL RELATIONSHIP.
QUERIES CAN FILTER DATA BY LOCATION, PROXIMITY, OR GEOMETRY TYPE. GEOPANDAS SUPPORTS SPATIAL JOINS AND
QUERYING WITH INTUITIVE SYNTAX.

GEOMETRY MANIPULATION

MANIPULATING GEOMETRIES INCLUDES BUFFERING, CLIPPING, MERGING, AND SIMPLIFYING SHAPES. THESE OPERATIONS FACILITATE
SPATIAL ANALYSIS SUCH AS PROXIMITY ANALYSIS, BOUNDARY DELINEATION, AND DATA REDUCTION.

HANDLING RASTER DATA

RASTER PROCESSING INVOLVES TASKS SUCH AS MASKING, CROPPING, RESAMPLING, AND CALCULATING STATISTICS OVER RASTER
LAYERS. RASTERIO AND NUMPY ARE COMMONLY USED TOGETHER TO PERFORM THESE OPERATIONS EFFICIENTLY.

SPATIAL VISUALIZATION AND MAPPING

VISUALIZATION IS A KEY COMPONENT OF GEOSPATIAL ANALYSIS, ENABLING INTERPRETATION AND COMMUNICATION OF SPATIAL
PATTERNS. PYTHON OFFERS MULTIPLE OPTIONS FOR CREATING STATIC AND INTERACTIVE MAPS.

STATIC MAPPING WITH MATPLOTLIB AND GEOPANDAS

GEOPANDAS INTEGRATES WITH MATPLOTLIB TO PRODUCE HIGH-QUALITY STATIC MAPS. USERS CAN CUSTOMIZE COLOR
SCHEMES, LEGENDS, AND PLOT MULTIPLE LAYERS TO ILLUSTRATE SPATIAL RELATIONSHIPS CLEARLY.

INTERACTIVE MAPPING WITH FOLIUM

FoLIUM CREATES DYNAMIC, WEB~BASED MAPS THAT SUPPORT USER INTERACTION SUCH AS ZOOMING AND PANNING. IT SUPPORTS
ADDING MARKERS, POLYGONS, HEATMAPS, AND CHOROPLETH MAPS, ENHANCING THE PRESENTATION OF SPATIAL DATA.

ADVANCED VISUALIZATION WITH PLOTLY AND KEPLER.GL

FOR MORE COMPLEX VISUALIZATIONS, PLOTLY OFFERS INTERACTIVE 3D MAPPING CAPABILITIES, WHILE KEPLER.GL (THOUGH
PRIMARILY A \WEB TOOL) CAN BE INTEGRATED WITH PYTHON WORKFLOWS FOR LARGE-SCALE GEOSPATIAL VISUALIZATIONS.



ADVANCED GEOSPATIAL ANALYSIS AND APPLICATIONS

BEYOND BASIC DATA HANDLING AND VISUALIZATION, LEARNING GEOSPATIAL ANALYSIS WITH PYTHON ENCOMPASSES ADVANCED
ANALYTICAL TECHNIQUES THAT SUPPORT DECISION-MAKING AND PREDICTIVE MODELING.

SPATIAL STATISTICS AND MODELING

SPATIAL STATISTICS ANALYZE PATTERNS SUCH AS CLUSTERING, DISPERSION, AND SPATIAL AUTOCORRELATION. PYTHON
LIBRARIES LIKE PYSAL PROVIDE TOOLS FOR THESE ANALYSES, ENABLING USERS TO QUANTIFY SPATIAL RELATIONSHIPS AND
TEST HYPOTHESES.

MACHINE LEARNING WITH GEOSPATIAL DATA

INTEGRATING MACHINE LEARNING WITH GEOSPATIAL ANALYSIS ENABLES PREDICTIVE ANALYTICS SUCH AS LAND USE
CLASSIFICATION, OBJECT DETECTION IN SATELLITE IMAGES, AND SPATIAL RISK MODELING. PoOPULAR PYTHON LIBRARIES LIKE
SCIKIT-LEARN AND TENSORFLOW CAN BE APPLIED TO SPATIAL DATASETS.

NETWORK ANALYSIS

NETWORK ANALYSIS EXAMINES CONNECTIVITY AND SHORTEST PATHS IN SPATIAL NETWORKS SUCH AS ROAD SYSTEMS OR
UTILITY GRIDS. LIBRARIES LIKE OSMNX AND NETWORKX FACILITATE IMPORTING, ANALYZING, AND VISUALIZING
TRANSPORTATION NET\WORKS.

AUTOMATING GEOSPATIAL W ORKFLOWS

PYTHON SCRIPTS CAN AUTOMATE REPETITIVE GEOSPATIAL TASKS, INCLUDING DATA CLEANING, BATCH PROCESSING, AND REPORT
GENERATION. AUTOMATION ENHANCES EFFICIENCY AND REPRODUCIBILITY IN GEOSPATIAL PROJECTS.

FREQUENTLY ASkeD QUESTIONS

\WHAT ARE THE ESSENTIAL PYTHON LIBRARIES FOR GEOSPATIAL ANALYSIS?

THE ESSENTIAL PYTHON LIBRARIES FOR GEOSPATIAL ANALYSIS INCLUDE GEOPANDAS FOR HANDLING SPATIAL DATA, SHAPELY
FOR GEOMETRIC OPERATIONS, RASTERIO FOR RASTER DATA PROCESSING, FOLIUM FOR INTERACTIVE MAPS, AND PYPROJ FOR
COORDINATE TRANSFORMATIONS.

How CAN | START LEARNING GEOSPATIAL ANALYSIS WITH PYTHON AS A BEGINNER?

TO START LEARNING GEOSPATIAL ANALYSIS WITH PYTHON/ BEGIN BY UNDERSTANDING BASIC PYTHON PROGRAMMING. THEN,
EXPLORE LIBRARIES LIKE GEOPANDAS AND SHAPELY THROUGH TUTORIALS AND DOCUMENTATION. PRACTICE BY WORKING ON
REAL DATASETS FROM SOURCES LIKE OPENSTREETMAP orR USGS AND USEJUPYTER NOTEBOOKS TO EXPERIMENT
INTERACTIVELY.

\WHAT ARE COMMON DATA FORMATS USED IN GEOSPATIAL ANALYSIS WITH PYTHON?

COMMON DATA FORMATS INCLUDE SHAPEFILES (.sHP), GEOJSON, KML, AND RASTER FORMATS LIkE GEOTIFF. Py THON
LIBRARIES LIKE GEOPANDAS AND RASTERIO SUPPORT READING AND WRITING THESE FORMATS EFFICIENTLY.



How Do | VISUALIZE GEOSPATIAL DATA USING PYTHON?

YOU CAN VISUALIZE GEOSPATIAL DATA USING LIBRARIES SUCH AS FOLIUM FOR INTERACTIVE WER MAPS, MATPLOTLIB COMBINED
WITH GEOPANDAS FOR STATIC MAPS, AND PLOTLY FOR INTERACTIVE PLOTS. THESE TOOLS ALLOW LAYERING OF SPATIAL
DATA AND CUSTOMIZATION OF MAP STYLES.

CAN PYTHON HANDLE BOTH VECTOR AND RASTER GEOSPATIAL DATA?

YEeS, PYTHON CAN HANDLE BOTH VECTOR DATA (POINTS, LINES, POLYGONS) USING LIBRARIES LIKE GEOPANDAS AND SHAPELY,
AND RASTER DATA (GRIDS, IMAGES) USING LIBRARIES LIKE RASTERIO AND GDAL, ENABLING COMPREHENSIVE GEOSPATIAL
ANALYSIS WORKFLOWS.

\WHAT ARE SOME PRACTICAL PROJECTS TO IMPROVE MY GEOSPATIAL ANALYSIS SKILLS
WITH PYTHON?

PRACTICAL PROJECTS INCLUDE ANALYZING URBAN GROW TH USING SATELLITE IMAGERY, MAPPING CRIME DATA IN A CITY,
CREATING INTERACTIVE MAPS OF ENVIRONMENTAL DATA, PERFORMING ROUTE OPTIMIZATION FOR LOGISTICS, AND WORKING ON
LAND USE CLASSIFICATION USING RASTER DATASETS.

How CAN | INTEGRATE MACHINE LEARNING WITH GEOSPATIAL ANALYSIS IN PYTHON?

YOU CAN INTEGRATE MACHINE LEARNING BY USING LIBRARIES LIKE SCIKIT-LEARN OR TENSORFLOW ALONGSIDE GEOSPATIAL
LIBRARIES. FOR EXAMPLE, USE SATELLITE IMAGERY PROCESSED WITH RASTERIO AS INPUT FEATURES AND APPLY CLASSIFICATION
OR REGRESSION MODELS TO PREDICT LAND COVER OR DETECT CHANGES OVER TIME.

ADDITIONAL RESOURCES

1. PYyTHON GEOSPATIAL ANALYSIS ESSENTIALS

THIS BOOK INTRODUCES THE FUNDAMENTALS OF GEOSPATIAL ANALYSIS USING PYTHON. |T COVERS KEY LIBRARIES SUCH AS
GEOPANDAS, SHAPELY, AND FOLIUM, PROVIDING PRACTICAL EXAMPLES AND EXERCISES. READERS WILL LEARN HOW TO
MANIPULATE SPATIAL DATA, PERFORM SPATIAL QUERIES, AND VISUALIZE GEOGRAPHIC INFORMATION EFFECTIVELY.

2. MASTERING GEOSPATIAL ANALYSIS WITH PYTHON

A COMPREHENSIVE GUIDE THAT TAKES READERS FROM BASIC TO ADVANCED GEOSPATIAL DATA PROCESSING TECHNIQUES. THE
BOOK DELVES INTO SPATIAL STATISTICS, RASTER AND VECTOR DATA HANDLING, AND INTEGRATION WITH GIS PLATFORMS. [T IS
IDEAL FOR THOSE LOOKING TO DEEPEN THEIR PYTHON SKILLS IN GEOSPATIAL CONTEXTS.

3. GEOPROCESSING WITH PYTHON

FOCUSED ON AUTOMATING GEOSPATIAL WORKFLOWS, THIS BOOK TEACHES HOW TO USE PYTHON SCRIPTING FOR
GEOPROCESSING TASKS. |T COVERS THE USE OF LIBRARIES LIKE GDAL/OGR AND ARCPY, ENABLING READERS TO AUTOMATE
DATA CONVERSION, ANALYSIS, AND MAP PRODUCTION. PRACTICAL PROJECTS HIGHLIGHT REAL-WORLD APPLICATIONS.

4. APPLIED SPATIAL DATA ANALYSIS WITH PYTHON

THIS TITLE EMPHASIZES PRACTICAL APPLICATIONS OF SPATIAL DATA ANALYSIS, INCLUDING SPATIAL INTERPOLATION,
REGRESSION, AND CLUSTERING. |T COMBINES THEORETICAL CONCEPTS WITH PYTHON CODING EXAMPLES TO HELP READERS
ANALYZE AND INTERPRET SPATIAL DATA EFFECTIVELY. THE BOOK IS SUITED FOR ENVIRONMENTAL SCIENTISTS AND URBAN
PLANNERS.

5. PYTHON FOR GEOGRAPHIC INFORMATION SYSTEMS

DESIGNED FOR GIS PROFESSIONALS, THIS BOOK EXPLORES HOW PYTHON ENHANCES GIS CAPABILITIES. |T COVERS SCRIPTING IN
POPULAR GIS SOFTWARE AND STANDALONE PYTHON LIBRARIES FOR SPATIAL DATA MANIPULATION. READERS WILL GAIN SKILLS
TO cUSTOMIZE GIS WORKFLOWS AND DEVELOP GEOSPATIAL APPLICATIONS.

6. HANDS-ON GEOSPATIAL ANALYSIS WITH PYTHON
A PROJECT-BASED BOOK THAT GUIDES READERS THROUGH BUILDING REAL-WORLD GEOSPATIAL APPLICATIONS USING PYTHON. |T
INCLUDES WORKING WITH GPS DATA, CREATING INTERACTIVE MAPS, AND PERFORMING SPATIAL DATA MINING. THE HANDS-ON



APPROACH HELPS SOLIDIFY CONCEPTS AND TECHNIQUES THROUGH PRACTICE.

7. SPATIAL DATA SCIENCE WITH PYTHON

THIS BOOK BRIDGES SPATIAL ANALYSIS AND DATA SCIENCE, FOCUSING ON PYTHON TOOLS FOR BIG SPATIAL DATA HANDLING
AND MACHINE LEARNING APPLICATIONS. TOPICS INCLUDE SPATIAL DATABASES, VISUALIZATION, AND PREDICTIVE MODELING OF
GEOGRAPHIC PHENOMENA. |T IS PERFECT FOR DATA SCIENTISTS INTERESTED IN SPATIAL ANALYTICS.

8. LEARNING GEOSPATIAL ANALYSIS WITH PYTHON

A BEGINNER-FRIENDLY INTRODUCTION TO GEOSPATIAL CONCEPTS AND PYTHON PROGRAMMING FOR SPATIAL ANALYSIS. THE
BOOK COVERS DATA ACQUISITION, CLEANING, VISUALIZATION, AND BASIC SPATIAL OPERATIONS. |T PROVIDES STEP-BY-STEP
TUTORIALS TO BUILD FOUNDATIONAL SKILLS EFFICIENTLY.

9. PYTHON GEOSPATIAL DEVELOPMENT

THIS BOOK TARGETS DEVELOPERS AIMING TO CREATE GEOSPATIAL SOFTWARE SOLUTIONS USING PYTHON. |T DISCUSSES APIs,
WEB MAPPING, AND INTEGRATING PYTHON WITH OTHER GIS TECHNOLOGIES. READERS WILL LEARN TO DEVELOP CUSTOM
GEOSPATIAL TOOLS AND DEPLOY THEM IN VARIOUS ENVIRONMENTS.
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